friried applied
e sciences

Article

Design of Robust Broadband Frequency-Invariant Broadside
Beampatterns for the Differential Loudspeaker Array

Yankai Zhang >*, Hongjian Wei 2

check for
updates

Citation: Zhang, Y.; Wei, H.; Zhu, Q.
Design of Robust Broadband
Frequency-Invariant Broadside
Beampatterns for the Differential
Loudspeaker Array. Appl. Sci. 2024,
14, 6383. https://doi.org/10.3390/
app14146383

Academic Editor: Yat Sze Choy

Received: 13 June 2024
Revised: 18 July 2024

Accepted: 19 July 2024
Published: 22 July 2024

Copyright: © 2024 by the authors.
Licensee MDPI, Basel, Switzerland.
This article is an open access article
distributed under the terms and
conditions of the Creative Commons
Attribution (CC BY) license (https://
creativecommons.org/licenses /by /
4.0/).

and Qiaoxi Zhu 3

Anhui Digital Intelligent Engineering Research Center for Agricultural Products Quality Safety, Fuyang
Normal University, Fuyang 236037, China

Anhui Province Photovoltaic Industry Common Technology Research Center, Fuyang Normal University,
Fuyang 236037, China; weihongjian@fynu.edu.cn

Faculty of Engineering and IT, University of Technology, Sydney, NSW 2007, Australia; qiaoxi.zhu@gmail.com
Correspondence: yzhang@fynu.edu.cn

Abstract: The directional loudspeaker array has various applications due to its capability to direct
sound generation towards the target listener and reduce noise pollution. Differential beamforming
has recently been applied to the loudspeaker line array to produce a broadside frequency-invariant
radiation pattern. However, the existing methods cannot achieve a compromise between robust-
ness and broadband frequency-invariant beampattern preservation. This paper proposed a robust
broadband differential beamforming design to allow the loudspeaker line array to radiate broad-
side frequency-invariant radiation patterns with robustness. Specifically, we propose a method
to determine the ideal broadside differential beampattern by combining multiple criteria, namely
null positions, maximizing the directivity factor, and achieving a desired beampattern with equal
sidelobes. We derive the above ideal broadside differential beampattern into the target beampattern
in the modal domain. We propose a robust modal matching method with Tikhonov regularization
to optimize the loudspeaker weights in the modal domain. Simulations and experiments show im-
proved frequency-invariant broadside beamforming over the 250-4k Hz frequency range compared
with the existing modal matching and null-constrained methods.

Keywords: loudspeaker line array; broadside radiation; robust differential beamforming; broadband
frequency-invariant beamforming

1. Introduction

Directional loudspeaker arrays have attracted the attention of researchers because
of their promising applications in spatial audio reproduction [1,2], public address sys-
tems [3,4], and personal sound zone creation [5,6]. The most commonly used directional
loudspeaker arrays are additive arrays. Additive arrays generate highly directional beam-
patterns by controlling the interference of the waves generated by multiple loudspeakers.
However, due to the diffraction limit, small-sized additive arrays cannot radiate highly
directional beampatterns at low frequencies [7].

In contrast, differential arrays with small aperture sizes can overcome the diffraction
limit to generate and radiate a narrow beampattern. Due to their compact size, frequency-
invariant beampattern, and high spatial directivity, differential arrays have been studied
intensively in microphone array applications over the past two decades. Many different
-geometries of differential microphone arrays have been developed and studied, such
as linear [8-14], planar [15-19], and volumetric [20-23]. Differential beamforming of
linear arrays has been extensively studied, but most research sets the main lobe at the
end-fire direction [8,9,11,13]. Although some studies investigate beam steering for linear
arrays, their beam steering capability is quite limited [10,14]. Planar arrays, such as
circular arrays [17,19] or concentric circular arrays [15,16,18], can effectively solve the beam
steering issue of linear arrays, allowing for arbitrary steering within the plane of the array.
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Volumetric arrays, such as cube arrays [20,21,23] and spherical arrays [22], can produce
consistent sound acquisition performance in the three-dimensional space. However, the
required large number of microphones and huge array volume hinders its applications in
some scenarios.

Because of the reciprocity principle of the acoustic field, the differential beamformers have
also been applied to loudspeaker arrays to produce highly directional patterns [7,24-29]. The
differential loudspeaker array is significant for the field of acoustics and sound technology,
offering a novel approach to improving directional sound quality in various applications
such as sound reinforcement systems [24,26,29], spatial sound reproduction [27], and per-
sonal sound zones [25,28]. Choi used a second-order broadside differential loudspeaker
array with three elements to create a near-field sound zone in a car cabin [25]. Wang
et al. devised a null-constrained method to generate a higher-order broadside differential
beampattern [26]. This approach is convenient for designing differential beamformers in
real applications. However, the frequency-invariant beampattern may only be maintained
over part of the frequency range due to the constraints imposed only at several discrete
directions. Miltello et al. designed a steerable first-order differential beampattern using
a small-size loudspeaker line array with monopole and dipole elements [28]. Our recent
research studied the series expansion method for designing frequency-invariant beampat-
terns using a loudspeaker array [27,29]. In [27]. we design steerable beampattern using a
circular loudspeaker array. This method requires prior knowledge of the target beampat-
tern, which may not be feasible in real-world applications. We also proposed a method
to design broadside beampattern using a differential loudspeaker line array [29]. We first
derived the modal domain target to beampattern the nulls’ information. Then, it employed
modal matching with Jacobi-Anger expansion and distortionless constraint (MM-JAD) to
approximate the target beampattern, which led to better-preserved frequency-invariant
beampatterns across the frequency range of interest, such as the speech frequency range.

This paper proposed a robust broadband differential beamforming design to allow
the loudspeaker line array to radiate broadside frequency-invariant radiation patterns with
robustness. The main contributions are as follows. (1) We propose a method to calculate
the ideal broadside beampattern combining various criteria, namely, null information, max-
imizing the directivity factor, and achieving the beampattern with equal sidelobes. (2) We
derive the modal domain target beampattern of a given ideal broadside differential beam-
pattern. (3) We propose a robust modal matching method with Tikhonov regularization to
design the broadside beamformer in the modal domain.

The remainder of this paper is organized as follows. Section 2 presents the signal
model, problem formulation, and some definitions. In Section 3, we propose a method to
design broadside frequency-invariant beampatterns with a line array in the modal domain.
Some simulations are presented in Section 4, including some design examples, along with
a discussion about the effect of regularization on the proposed method and a performance
comparison with the other existing beamforming methods. Section 5 gives the experimental
results, which are consistent with the simulations, validating the proposed method. Finally,
conclusions are given in Section 6.

2. Problem Formulation

Figure 1 shows the schematic diagram of a loudspeaker line array with its broadside
differential beampattern. A loudspeaker line array composed of L (L =2Lg + 1, Ly > 1)
equally spaced loudspeakers with a spacing of J lies on the x axis. The array is centred at
the origin of the polar coordinate system. Assuming that each loudspeaker of the array is a
monopole source, the far-field sound pressure at a listener position (7, 6) is

ikr Lo )
Z w}k (k)e—zkx, cos (1)

=

p(k’ r’ 9) ~ 4
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where k is the wave number, the superscript (-)* stands for the complex-conjugate operator,
wj (k) represents the weight of I-th loudspeaker at (x;,0), where x; = [ is the loudspeaker
index I € [—Lo, Lo].

Broadside

Listener
e

Ty /

Figure 1. Broadside beamforming with a differential loudspeaker line array.

For the directivity of radiation, we define the normalized far-field radiation pattern as

Ly

B(k,0) = p(k,r,0)/(e" /4mr) = Y wj(k)e ™1eos?, )
I=—Ly
which can be expressed in a vector form
B(k,0) = wg(k,0) 3)

where the superscript ()H is the conjugate-transpose operator

w=[w_,(k),...,w, (k)] (4)

. . T
g(k, 9) _ [e—zkx,Lo cosGl' . ,e—zkaO Cosﬂ] (5)
The superscript ()T is the transpose operator and w is the weighting vector to be
determined.
The white noise gain (WNG) can represent the radiation efficiency of a loudspeaker
array and is often used as a robustness measure.

|B(k, 7t/2)|?

WNG =
G wHw

(6)

The directivity factor (DF) quantifies the directional property. The 2D-DF can be
defined as the ratio between the power radiated in the broadside direction and the spatial
average of the radiated intensity over the half plane where the loudspeaker array is located.

Bk, /2)* _ |B(k,7t/2)?

= = (7)
[T 1B(k,0)|%de whIw
where |
H
== k
r N/O g (k 0)g(k, 0)d6 ®)
is a square matrix, whose elements are [I'];; = Jo(k(i — j)J). Jo(-) is the zero-order Bessel

1]
function of the first kind.

The directivity index (DI) represents the directivity factor (DF) on a log scale.

DI = 101log,,(DF) )
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3. Methods

We propose an approach based on the series expansion method to design a broadside
frequency-invariant beampattern with a differential loudspeaker line array in the modal
domain, including (1) calculating the target broadside radiation pattern according to
multiple criteria, namely null positions, maximizing the directivity factor, and achieving a
desired beampattern with equal sidelobes, and (2) designing the differential beamformer
using the regularized modal matching method.

3.1. Target Broadside Radiation Pattern
3.1.1. Target Broadside Radiation Pattern with the Null Information

Assuming the spacing between neighboring loudspeakers to be much smaller than the
wavelength, the ideal 2Nth-order broadside differential beampattern can be expressed as

N
BN (6) ~ TT (1 - COSZQ) (10)

n=1 ﬁ%

where the superscript (-) (2N) denotes the 2Nth-order; N is a positive integer; the parameters
null _

Bn,n=1,2,..., N, determine the N null directions in the range of 0 to 71/2, where GN/n
arccosf, and 0 < Gﬁﬂl < 9?}%1 <...< 9&‘% < 71/2. Note that to ensure the effectiveness
of the target broadside beampattern, 9&“}\1, must be less than 77/2 — 7t/ (4N) [30]. It should
be also pointed out that in order to generate the 2N-th target beampattern, at least 2N + 1
loudspeakers are required.

With the help of the nth elementary symmetric function definitions [31], (10) can be
written in a sum form:

N
BN (9) = ¥ ay,, cos® 0 (11)
n=0

where
1 n = 0
O(N,n = (_1)71 # n—1 N (12)
. . . 2 2 7/ yee oy .
1<iy <ip...<iy <N ‘Bil - Pl
3.1.2. Target Broadside Radiation Pattern with Maximum Directivity Factor

The 2N-th order broadside differential beampattern in (11) can be written in vector
form

BN () = akcon (13)
where
T
XN = [ “N,O DCN,1 D‘N,N ] (14)
2 2N g 1T
on=[1 cos*f ... cos*N0O ]

Inserting (13) into the definition of directivity factor in (7) yields

s

DF = ———— 15
cxIT\,CocN (15)
where B(k, 6) is replaced with B2V)(6) and
T
c— / conclyd6 (16)
0

To obtain the 2N-th order broadside differential beampattern with maximum directiv-
ity factor, the optimization problem can be formulated as follows:

: T
min oy Cay (17)
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It is easy to verify that
al;Coy =1+ &l Cay +2c &y (18)
where .
¢=[cos?0 ... cos?Ng ]
~ T
E(N = [ N1 .-+ O&NN ] (19)
C=J/e"do
The (m,n)th element of the matrix C is written as
~ T 2 2n — 1!
c'""z/ cos2mH1) gde — (2m +2n — 1)Uz (m,n=1,...,N) (20)
Jo (m 4 n)12m+n
where (-)!! is the double factorial and (-)! is the factorial.
The optimization problem (17) can be equivalently written as
min &L Cay + 2! &y 1)

xN
The optimal real vector &y can be solved by using the method of Lagrange multipliers

&y =-C ¢ 22)

The optimal real vector oy can be written as
anN = [1 ocN} (23)

3.1.3. Target Broadside Radiation Pattern with Equal Sidelobe Level
An Nth-order Chebyshev polynomial of the first kind with respect to the variable can
be defined as [11]

cos(Ncos™'z), |z|] <1
Tn(z) = (24)

cosh(Ncosh_1 z), |z| > 1

Substituting z with a cos? 6 + b, Ty (z) becomes a 2N-th order polynomial with respect
to cos 6 and the 2N-th order broadside beampattern that follows the Chebyshev polynomial
is formed. The main lobe at § = 71/2 corresponds z; = b. The value of the Chebyshev
polynomial is

Tn(z1) = cosh(N cosh™! b) (25)

The sidelobe at 0 = 0, zyp = a + b, and we obtain
Ty(z0) = 1 (26)

Corresponding to
zo=a+b=-1 (27)

Setting S is the main lobe to sidelobe ratio, we have

_ Tn(z1)
T (z0)

Combing (27) and (28), we obtain

S

= cosh(N cosh™! b) (28)

b= COSh(% cosh™! S)

(29)
a=-1-— cosh(% cosh™! S)
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Since the zeros of the Chebyshev polynomial are easily found, the nulls of the broad-
side Chebyshev beampattern are

6x = arccos<\/cos((2n —1n/(2N)) - b), n=1,2,...,N. (30)

a

Figure 2 shows some examples of target broadside radiation pattern designed by the
methods mentioned above. Figure 2a gives the second-order target broadside radiation
pattern with the given nulls at 15° and 165°. Figure 2b shows the fourth-order ideal
beampattern with nulls at 15°, 45°, 135°, and 165°. Figure 2c,d illustrate the second-
order and fourth-order broadside differential pattern with maximum directivity factor.
Figure 2e,f show the fourth-order ideal radiation pattern for the —10 dB and —20 dB
sidelobes, respectively.

Figure 2. The target broadside radiation pattern was designed by multiple criteria. (a) The second-
order broadside beampattern with nulls at 15° and 165°. (b) The fourth-order target beampattern
with nulls at 15°, 45°, 135°, and 165°. (c) The second-order target beampattern with maximum
directivity factor. (d) The fourth-order target beampattern with maximum directivity factor. (e) The
fourth-order ideal beampattern with equal sidelobe level, where S is set to 10 dB. (f) The fourth-order
ideal beampattern with equal sidelobe levels, where S is set to 20 dB.
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3.2. Beamformer Design

If the 2N-th target broadside beampattern is given, (11) can also be formulated in the
modal domain with a symmetric form

2N )
BN (k,0) = ) e (31)
n=—2N
where
0, n==1,43,..., 42N 1),
— N 2
m=3y 5 N”( P ) n=0,42 44 ..., +2N. (32)
p=|n|/2 2% p—= ‘1’1|/2

where () is combinations, and |-| represents absolute value. With the vector form

BN (k,6) = y"e(6) (33)

where .
Y=[r-2n - 7ToN] (34)
e(d) = [e2N0 ... eiZNG]T (35)

In the series expansion method, the Jacobi-Anger expansion is used to match the
resulting beampattern to the target beampattern in (31). The Jacobi-Anger expansion is

e*i(’fcos(?: +ZOO ‘Bn(‘:)eine (36)
where
B (&) = (=1)"Jn(E). (37)

is the circular harmonic coefficient and J,(+) is the nth-order Bessel function of the first kind.
Appling (36) into the exponential of (2) yields

Lo

oo ,
B(k,0)= Y wi(k) Y Bulkx)e™® (38)

I=—Ly n=—oo

In order to obtain a 2Nth-order broadside target radiation pattern, the infinite series is
truncated to the order 2N:

2N Lo
Bko)= Y & Y Bu(kx))wi (k). (39)

n=—2N  I=—L,

If the radiation pattern in (39) is consistent with the target beampattern in (31), one
can obtain

Y. Bulkx))wf(k) =, n=04+1,..., 42N (40)
I=—Lg

For the design of a broadside differential beamformer, the distortionless constraint in
the broadside direction is required:

whg(k,/2) =1 (41)

Combing (40)—(41),
dw =1 (42)
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where i
®=[B oy --- B glkm/2) ] (43)
B, = [Bulkx_ry) - Pulkrry)]’ (44)
n=[N" 1" (45)

With the fact that 8,(-) = B—x(-) and (32), one can obtain

dw =1 (46)
where N 4
@ =By - Bov glk7/2) ] (47)
is (2N+2) x L full-rank matrix
~ e T
n=F" 1 (48)
where y = [’yo e ’YzN} T is the coefficients of the desired beampattern. With the number

loudspeakers L > 2N + 2, the minimum-norm solution of (46) is

w =" (®d") '§ (49)
To deal with the ill-posed inverse problems existing in (49), Tikhonov regularization is
used to calculate the minimum-norm solution,

S Sl
w =" (®d" + ulhy,,) 7 (50)

where 1 is the regularization parameter, which is a preselected non-negative number to
enhance robustness.

4. Simulations

In this section, we evaluate the performance of the proposed method with a loud-
speaker line array. The target beampattern is the 2Nth-order broadside differential beam-
pattern with maximized directivity factor whose beampattern coefficients are calculated by
the methods mentioned in Section 3.1.2. The frequency range of interest is from 250 Hz to
4 kHz, covering the frequency range of speech.

4.1. The 2Nth-Order Broadside Differential Beamformer Synthesized by the Proposed Method

Different orders of the target broadside differential beampattern with maximized
directivity factor are synthesized by the solution (50) using a line array of 31 loudspeakers
with a spacing of 0.038 m. We first set the regularization parameter y to a small non-negative
number, 10712, and then study the effect of this parameter on the beamformer.

The synthesized beampatterns are shown in Figure 3. Different orders of broadside
radiation patterns can be synthesized by the modal matching method with Tikhonov
regularization. Except for the slight deviation in the null positions at some frequency points,
the beamformer gives the frequency-invariant beampattern almost across the evaluated
frequency range. The reason for the nulls” deviation is that, unlike the null-constrained
method which adds constraints at the null positions, the proposed method approximates
the desired beam in the modal domain. The finite truncation in (39) results in the spatial
aliasing with higher-order circular harmonics. To solve this problem, a higher truncation
order of the Jacobi-Anger expansion should be considered [32].

The WNG and DI are two important metrics in beamforming algorithms. The WNG s a
good indicator of the robustness to element imperfections. The DI quantifies the directional
property. Figure 4 shows the performance of different-order beampatterns synthesized by
the proposed method in terms of WNG and DI. As can be seen in Figure 4a, the WNGs of
the different-order beamformers tend to be consistent above 1 kHz, all exhibiting relatively
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high WNG values, which indicate that the proposed method is robust enough at high
frequencies. At low frequencies, the higher the order of the target beampattern synthesized,
the lower the WNG obtained. It indicates that the eighth-order broadside differential
beamformer has the worst anti-perturbation ability below 1 kHz. Figure 4b shows the
DIs of different order beamformers designed by the proposed method. As seen, the DI
increases with the order of the synthesized beampattern. Except for some fluctuations at
certain frequencies, which coincide with the conclusion of Figure 3, the DIs of all four kinds
of beamformers can approximately maintain a constant at all evaluated frequencies.

(a)

(b) dB

I3
=3
S

g § -15
> >
Qo 9 2000
& s -20
& g 2500
9] Iy _
[ I 25
3000 _30
3500 _35
4000 - - -40
0 45 90 135 180 0 45 90 135 180
Degree(°) Degree(°)
c dB d dB
250 © 0 250 @ 0
500 500
-5 -5
1000 1000
-10 -10
— 1500 —~ 1500
i -15 N -15
> >
S 2000 ©' 2000
S -20 § -20
& Er
8 2500 o5 B 2500 25
w w
3000 -30 3000 -30
3500 _35 3500 _35
4000 -40 4000 -40
0 45 90 135 180 0 45 90 135 180
)

Degree(®

Degree(°)

Figure 3. Synthesized broadside beampatterns for a line array of 31 loudspeakers. (a) Second-order,
(b) fourth-order, (c) sixth-order, (d) eighth-order.

(a)

1 1 1 1 L 1 1

250 500 1000 1500 2000 2500 3000 3500 4000
Frequency(Hz)

g%

4 1 1
250 500 1000 1500 2000 2500 3000 3500 4000
Frequency(Hz)

Figure 4. The performance of the different-order synthesized beamformers: (a) WNG and (b) DI.
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4.2. Effect of the Regularization on the Proposed Method

The regularization parameter has an impact on the performance of the beamformer.
To demonstrate this, we compare the WNGs and DIs of the sixth-order synthesized beam-
former with different regularization parameters. The WNGs and Dls are plotted in Figure 5.
As seen in Figure 5a, in the frequency range above 1 kHz, the WNG does not change with
the increase in y, indicating that there is no ill-conditioned problem existing in solving the
optimal weighting and the solution is robust at high frequencies. Below 1 kHz, the larger
the value of 3, the more frequency points have the WNG above 0 dB. When y equals 10712,
the WNGs are below —20 dB at some frequency points, indicating the beamformer has poor
anti-perturbation ability. When y equals 0.01, the WNG is above 0 dB above 300 Hz, which
is considered robust enough for practical applications. Figure 5b shows the impact of the
regularization parameter on the DI. As seen, the regularization parameter mainly affects
the DI of the proposed method at low frequencies. Below 1 kHz, as the regularization
parameter increases, the fluctuation amplitude of the DI increases. This indicates that the
improvement of the WNG at low frequencies comes at the cost of increased fluctuation of
the DI. Additionally, it is noted that, at high frequencies, the DI corresponding to u equals
0.01, which is slightly higher than the DI when y is set to a smaller value. This indicates that
a larger regularization parameter, although affecting the frequency-invariant characteristic
of the beampattern at low frequencies, improves the proposed method’s robustness at low
frequencies and slightly enhances the directivity performance at high frequencies.

a
20 ( ) —

T 200 K —P—p=10""1]

O _40 ' ——p=10"" |]

é —o—p=10"°
-607 —%—p=10"2 A
_80 - -

250 500 1000 1500 2000 2500 3000 3500 4000
Frequency(Hz)
b
10 T T T T ( ) T T T
9

N 0078 A8 A s s 4 A 4 A A R AR ST SR L LR LT ST LT LR LT LT LT T T XN,

g 8 ——pu= 1012

2 —~o—p=10"

7 —Oo—pu=10"% |
3 —%—p=10"
6 1 1 1 1 1 1 1
250 500 1000 1500 2000 2500 3000 3500 4000

Frequency(Hz)

Figure 5. Performance comparison of the sixth-order synthesized beamformer with different regular-
ization parameters: (a) WNG and (b) DL

4.3. Performance Comparison
4.3.1. Comparison with MM-JAD (the Method in [29])

Compared to the MM-JAD method, the proposed method improves the robustness of
the solution by adding a regularization parameter. Figure 5. shows that the regularization
parameter mainly affects the performance of the beamformers below 1 kHz. To better
evaluate the differences between the proposed method and the MM-JAD method at low
frequencies, Figure 6 presents comparisons between the synthesized beampattern by the
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MM-JAD method, the proposed method, and the ideal beampattern at frequencies of
250 Hz, 500 Hz, 750 Hz, and 1 kHz. The regularization parameter is set to 0.01. As can
be seen at 250 Hz and 500 Hz, compared with the proposed method, the beampattern
synthesized by MM-JAD is closer to the ideal beampattern. The beamformer designed by
the proposed method cannot generate the target sixth-order broadside beampattern but
forms a second-order and a fourth-order broadside beampattern, respectively. At 750 Hz,
the proposed method can form a sixth-order beampattern, and the match with the sidelobe
of the ideal beampattern is not as good as the MM-JAD. At 1 kHz, the beampatterns
produced by both MM-JAD and the proposed method are similar, with slight difference
from the ideal beampattern.

The performance comparison between the beamformers synthesized by MM-JAD and
those synthesized by the proposed method is listed in Table 1. As seen, at 250 Hz, the
proposed method obtained a higher WNG than that of the MM-JAD method by sacrificing
the performance of DI. At 500 Hz, the proposed method improves the WNG by adding
a regularization parameter. Meanwhile, the DI of the proposed method is comparable
to that of the MM-JAD method. At 750 Hz, the WNG of the proposed method has been
further improved and the DI is also higher than that of the MM-JAD method. At 1 kHz, the
WNG and the DI values of the two methods are similar, indicating the MM-JAD method is
robust enough at high frequencies, and the improvement due to adding the regularization
parameter is not significant. Hence, it can be found that, compared to the MM-JAD method,
the proposed method balances system robustness and directivity by adding a regularization
parameter to trade-off between the WNG and DI at low frequencies.

(a) (b)
90°

150° 30° 150° 30°
180° 0° 180° 0°
‘— Ideal = = MM-JAD = = Proposed‘ AD = = Proposed\
(c)
150° 30° 150° 30°
180° 0° 180° AGEER 0°
] Ideal = = MM-JAD — — Proposed |

Figure 6. The simulated and ideal beampatterns of the sixth-order broadside differential beamformers
synthesized by MM-JAD and the proposed method at different frequencies. (a) 250 Hz, (b) 500 Hz,
(c) 750 Hz, (d) 1 kHz.

4.3.2. Performance Comparison between MM-JAD and the Proposed Method with the
Perturbations Added to the Spatial Responses of the Loudspeakers

To demonstrate the proposed method is more robust than the MM-JAD method at
low frequencies, the performance of the two methods are evaluated under uncertainties in
the frequency response of the loudspeakers, for which the error has a multiplicative form
with uniform distribution between —3 and +3 dB in magnitude and uniform distribution
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between —10° and +10° in phase. The performance averages over 5000 Monte Carlo trails
describe the performance of the system with robustness.

Table 1. The WNG and DI performance (dB) of -MM-JAD and the proposed method at 250 Hz,
500 Hz, 750 Hz, and 1 kHz.

Freq (Hz) WNG (dB) DI (dB)
-MM-JAD Proposed -MM-JAD Proposed
250 —61.8 -11 8.5 6.4
500 —24 5.8 8.5 8.3
750 -0.1 13.6 8.4 9.2
1000 12.1 12.4 8.4 8.5

Figure 7 shows comparisons of the desired beampattern and the averaged simulated
beampatterns with the two methods. It can be seen from Figure 7a that, at 250 Hz, the
beampattern synthesized by the MM-JAD method deviates significantly from the ideal
beampattern and we cannot discern any directionality of the beamformer from the radiated
beampattern. Although the beampattern radiated by the proposed method does not form
the target sixth-order beampattern, the fact that the main lobe is 10 dB higher than the
sidelobes indicates that the beamformer already exhibits directionality. At 500 Hz, the MM-
JAD method still lacks directionality, but the main lobe of the beampattern radiated by the
proposed method already resembles that of the ideal beampattern. At 750 Hz, the main lobe
of the MM-JAD method is approaching that of the desired beampattern, but the sidelobes
still deviate significantly. Meanwhile, the main lobe and sidelobes of the proposed method
are both approaching that of the ideal beampattern. At 1 kHz, the two methods are both
robust enough to approximate the target beampattern when the errors occur. The above
indicates that, although Figure 6 shows that the MM-JAD method approaches the desired
beampattern more closely than the proposed method below 750 Hz when disregarding
element imperfections, the directivity of the MM-JAD method significantly decreases once
there are element inconsistencies. Therefore, in practical applications, the proposed method
will have an advantage over the MM-JAD method.

Table 2 lists comparisons with the averaged WNG and DI performance of the two
methods. At 250 and 500 Hz, the WNG of the MM-JAD method below —15 dB and the
corresponding DI value below 0 dB indicate that the energy radiated by the line array to the
broadside is lower than the averaged energy radiated by the array to the front half-plane.
At 750 Hz, as the WNG of the MM-JAD method is above 0 dB, the DI reaches 7.3. At
1 kHz, due to the WNGs, the two methods are all above 12 dB, and their DI values are also
relatively close. Comparing Tables 1 and 2, it can be observed that with the perturbations in
the spatial responses of the loudspeakers, the WNG and DI of the proposed method remain
almost consistent. This also indicates that the beamformer with Tikhonov regularization
can mitigate the impact of transfer function errors on the beamformer.

Table 2. The averaged WNG and DI performance (dB) of MM-JAD and the proposed method with the
perturbation added to the frequency response of the loudspeakers at 250 Hz, 500 Hz, 750 Hz, and 1 kHz.

WNG (dB) DI (dB)
Freq (Hz)
-MM-JAD Proposed -MM-JAD Proposed
250 -15.6 -1.1 -1.8 5.6
500 —15.4 5.8 -2.1 8.1
750 0.3 14.0 73 9.2

1000 12.6 12.8 8.3 8.4
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Figure 7. The averaged simulated and ideal beampatterns of the sixth-order broadside differential
beamformers synthesized by MM-JAD and the proposed method with the perturbation added to the
frequency response of the loudspeakers at different frequencies. (a) 250 Hz, (b) 500 Hz, (c) 750 Hz,
and (d) 1 kHz.

4.3.3. Comparison with the Other Differential Beamforming Methods

In this section, to demonstrate the performance and advantages of the proposed
method, we compare the performance of the proposed method with three other existing
broadside differential beamforming methods: (i) the DD method [7], which combines the
differential and delay-and-sum patterns, (ii) the MN method [26], which utilizes the null po-
sition for the target beampattern to design the beamformer, and (iii) the MNA method [26],
which uses the null position and the angle corresponding half-power bandwidth for the tar-
get beampattern to design the beamformer. In the simulations, the regularization parameter
of the proposed method is set to 0.01 across the whole evaluated frequencies.

Figure 8 shows the WNG and DI of the proposed method compared with the methods
DD, MN, and MNA. In Figure 8a, the DD method has the lowest WNG among the four
methods below 2 kHz, indicating the worst anti-perturbation ability at low frequencies. The
MN method has the maximum WNG above 1 kHz. The proposed method has the highest
WNG below 500 Hz and has the same WNG as the MNA method in the frequency range
of 1-2.5 kHz. Although the WNG of the proposed method is the lowest above 2.5 kHz,
the value is still greater than 5 dB, which is considered as a proper level of robustness
in practical applications. Figure 8b shows the DI of the DD and MN methods increases
with frequency. The DI of the MNA method maintains almost the same below 2 kHz but
increases with frequency above 2 kHz. The DI of the proposed method can maintain a
constant above 1 kHz. Below 1 kHz, due to the trade-off between the WNG and DI, the DI
of the proposed method exhibits slight fluctuations.

The wideband beampattern can intuitively illustrate the broadband frequency-invariant
characteristics of the beamformer. We present the synthesized beampattern of these four
methods in Figure 9. The main lobes of the DD and MN methods become narrower as the
frequency increases. Below 2 kHz, the main lobe of the MNA method remained almost
the same. However, grating lobes appear above 2 kHz. In contrast, the proposed method
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maintained the frequency-invariant pattern in the frequency range of 750—4k Hz. Although
the proposed method cannot hold the frequency-invariant beampattern below 750 Hz, the
beampattern shown in Figure 9d reflects the actual beampattern radiated by the line array
due to the increased WNG.
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Figure 8. Performance of generating the sixth-order broadside differential beampattern regarding
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Figure 9. Synthesized beampatterns of (a) DD, (b) MN, (¢) MNA, and (d) proposed method.
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5. Experiments
5.1. Experimental Setup

To evaluate the practical performance of the proposed method, a line array of 31 loud-
speakers (HiVi B1S) with spacing of 0.038 m, shown in Figure 10a, has been built. The
experimental setup is shown in Figure 10b. The array was installed in an anechoic chamber
and placed on top of a turntable. An omni-directional microphone (BSWA MPA201) was
placed at 3 m from the geometrical center of the array. Both the microphone and the line
array were placed at a height of 2 m from the floor.

s

Figure 10. Photo of the line array with 31 loudspeakers and experimental setup of the measurement:
(a) the line array and (b) the experimental setup.

The transfer functions between loudspeakers in the array and the microphone have
been measured. The speaker is excited by linear swept sine signal in the frequency range of
250—-4k Hz with resolution of 5 Hz, and an AP2720 audio analyzer is used to measure the
transfer functions from the loudspeaker to the microphone position. The transfer functions
measured at every 5° from 0° to 180° by using the turntable have been undertaken to
calculate the measured beampattern by different beamforming methods.

5.2. Results and Discussion

In this section, we will present the comparative results of the experiments to demon-
strate the advantages of the proposed method over other existing beamforming methods.

5.2.1. Comparison with Other Broadside Differential Beamforming Methods

The main objective of the proposed beamformer is to design a broadside differential
beampattern over a wide range of frequencies. Figure 11 presents the measured beampat-
terns by four different methods: MN, MNA, MM-JAD, and the proposed method with
a regularization parameter of 0.01 within the frequency range of 2504k Hz. Figure 11a
shows the MN method cannot generate an effective beampattern under 500 Hz. The main
lobes kept very well in the frequency range of 500-1k Hz and became narrower as the
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250 fr

frequency increases above 1k Hz. From Figure 11b, the MNA method also fails to produce
an effective beampattern at low frequencies. In the frequency range of 1-2.2 kHz, the main
lobe of the beampattern can remain constant. However, grating lobes appear above 2.2 kHz.
By comparing Figure 11c,d, it can be seen that above 1 kHz, the beampattern generated by
both the MM-JAD method and the proposed method can maintain a constant beam width.
However, below 1 kHz, the beampattern formed by the proposed method is superior to that
generated by the MM-JAD method. Comparing the measured beampatterns in Figure 11d
with the simulation results shown in Figure 11d, the experimental results are consistent
with the simulation results, which demonstrates that the broadside frequency-invariant
beampattern can be synthesized by the proposed method in a broad band of frequencies.
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Figure 11. The measured radiation patterns of different methods for the design of a sixth-order
broadside differential pattern: (a) Ref. [26] A, (b) Ref. [26] B, (c) Ref. [29], (d) proposed.

5.2.2. Comparison with the Method in Ref. [29] (MM-JAD) at Low Frequencies

To better observe the superiority of our proposed method compared to the method
in Ref. [29] at low frequencies, we compare the measured beampattern designed by the
MM-JAD method and the proposed method with the ideal beampattern at four different
frequencies: 250 Hz, 500 Hz, 750 Hz, and 1k Hz. Figure 12 gives the comparison results.
From Figure 12a,b, the maximum value of the beampattern of the MM-JAD method is
not in the broadside direction, indicating that the MM-JAD method cannot generate an
effective beampattern below 500 Hz. Meanwhile, although the beampattern of the proposed
method does not approximate the ideal beampattern as expected, it can produce an effective
beampattern in the broadside direction. The experiment results are consistent with the
simulation results shown in Figure 7a,b. From Figure 12c, it can be seen that at 750 Hz,
the main lobe of the MM-JAD method is close to that of the ideal beampattern, but there
is still a significant deviation in the sidelobes. Figure 12d shows that at 1 kHz, despite
array imperfections and measurement errors causing the sidelobes and null positions of
the two methods differ from the ideal beampattern, the beampatterns of the MM-JAD
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and the proposed methods are identical, validating the conclusion obtained during the
simulation: when the WNG is large, the proposed method yields the same results as the
MM-JAD method.

Ideal —6—MM-JAD —6— Proposed | — Ideal =6— MM-JAD —6— Proposed |

Figure 12. Comparisons of the measured beampattern generated by MM-JAD and the proposed
method with the ideal beampattern at (a) 250 Hz, (b) 500 Hz, (c) 750 Hz, (d) 1 kHz.

5.2.3. Comparison with Benchmark Beamforming Methods

To further illustrate the superiority of the proposed method in generating broadband
frequency-invariant beampatterns, we compared the proposed method with traditional
beamforming methods. We selected two classical beamformers as our benchmark methods,
namely the Delay and Sum (DS) method, which is derived by maximizing the WNG [7],
and the Minimum Variance Distortionless Response (MVDR) method, which aims to
minimize the output power of the array while maintaining a distortionless response in the
desired direction [33]. The MVDR method requires a regularization parameter during the
solving process. We set the regularization parameter to 0.01, which is consistent with the
regularization parameter added in the proposed method. Figure 13 gives the measured
broadband radiation patterns of the benchmark methods. Comparing Figure 13 with
Figure 12d, it can be found that the main lobe of the beampattern generated by the DAS
and MVDR methods becomes narrower as the frequency increases. Meanwhile, the main
lobe of the beampattern synthesized by the proposed method remains constant throughout
the entire evaluation frequency range, even at high frequencies.
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Figure 13. The measured radiation patterns of the benchmark methods (a) DAS and (b) MVDR.

6. Conclusions

In this paper, a robust broadside frequency-invariant beamforming method is pro-
posed for a differential loudspeaker line array. We present a method to calculate the ideal
broadside beampattern combining various criteria, namely, null information, maximizing
the directivity factor, and achieving the beampattern with equal sidelobes. We derive the
modal domain target beampattern of a given ideal broadside differential beampattern.
We propose a robust modal matching method with Tikhonov regularization to design
the broadside beamformer in the modal domain. Simulations and experimental results
show that the proposed method outperforms the null-constrained and MM-JAD methods,
achieving frequency-invariant broadside beamforming over the range of 250 Hz—4 kHz. It
is worth noting that the above analysis and results are obtained under free-field conditions.
The proposed method was only validated at a distance of 3 m in an anechoic chamber. In a
regular room, the directional performance of the proposed method may degrade due to
the influence of room reflections. Future work will verify the proposed method in more
complex and real-world environments.
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